Earth's Future

RESEARCH ARTICLE
10.1029/2022EF002870

Special Section:
Modeling MultiSector Dynam-
ics to Inform Adaptive Pathways

Tingyu Li and Xin Zhang contributed
equally to this work.

Key Points:

e Cropping, Animal-crop, Food, and
Ecosystem framework encompasses
the complex N dynamics across
systems and spatial scales to guide
policies

e Priorities and key stakeholders for
enhanced N management vary among
countries

e Systematic solutions that improve
the coupling of different system
components were revealed

Supporting Information:

Supporting Information may be found in
the online version of this article.

Correspondence to:

W. Zhang,
wfzhang @cau.edu.cn

Citation:

Li, T., Zhang, X., Zhong, Y., Davidson,
E. A., Dou, Z., Zhang, W., et al. (2022).
A hierarchical framework for unpacking
the nitrogen challenge. Earth's Future,
10, €2022EF002870. https://doi.
org/10.1029/2022EF002870

Received 29 APR 2022
Accepted 25 OCT 2022

Author Contributions:

Conceptualization: Tingyu Li, Xin
Zhang, Weifeng Zhang

Data curation: Tingyu Li, Xin Zhang
Formal analysis: Tingyu Li

© 2022 The Authors. Earth's Future
published by Wiley Periodicals LLC on
behalf of American Geophysical Union.
This is an open access article under

the terms of the Creative Commons
Attribution-NonCommercial-NoDerivs
License, which permits use and
distribution in any medium, provided the
original work is properly cited, the use is
non-commercial and no modifications or
adaptations are made.

'.) Check for updates

A G s

> SPACE SCIENCE

ok

A Hierarchical Framework for Unpacking the Nitrogen
Challenge

Tingyu Li'? (2, Xin Zhang? (), Yuxiu Zhong?, Eric A. Davidson® /, Zhengxia Dou®, Weifeng Zhang'?,
Paulo S. Pavinato®, Luiz A. Martinelli®, David R. Kanter’, Jianguo Liu®, and
Fusuo Zhang!

IKey Laboratory of Plant-Soil Interactions, Ministry of Education, Center for Resources, Environment and Food Security,
China Agricultural University, Beijing, China, 2Sanya Nanfan Research Institute of Hainan University, Hainan University,
Sanya, China, *Appalachian Laboratory, University of Maryland Center for Environmental Science, Frostburg, MD, USA,
4Center for Animal Health and Productivity, School of Veterinary Medicine, University of Pennsylvania, Kennett Square,

PA, USA, 5College of Agriculture Luiz de Queiroz - ESALQ-USP, Piracicaba, Brazil, ®Isotopic Ecology Laboratory, Center
of Nuclear Energy in Agriculture - CENA/USP, Piracicaba, Brazil, "Department of Environmental Studies, New York
University, New York, NY, USA, ®Center for Systems Integration and Sustainability, Michigan State University, East Lansing,
MI, USA

Abstract To feed the world population while mitigating pressing nitrogen (N) pollution problems,
tremendous efforts have been devoted to developing and implementing N-efficient technologies in crop or
livestock production, but limited progress has been made. The N management improvement on a farm does
not necessarily translate to N pollution reduction on a broader scale due to complex responses of natural and
human systems and lack of coordination among stakeholders. Consequently, it is imperative to develop an

N management framework that encompasses the complex N dynamics across systems and spatial scales, yet
simple enough to guide policies and actions of various stakeholders. Here, we propose a new framework,
CAFE, that defines four N management systems (Cropping, Animal-crop, Food, and Ecosystem) in a
hierarchical manner, and apply it to 13 representative countries to partition N surpluses across systems in

a simple and consistent manner, thereby facilitating the identification and prioritization of systems-based
intervention strategies. Surprisingly, the Cropping system contributes less than half of the total N surplus
within its Ecosystem for most countries, highlighting the importance of N management beyond croplands. This
framework reveals that the relevant priorities and key stakeholders for enhanced N management vary among
countries, such as improving the Cropping-system efficiencies in China, adjusting the animal-crop portfolio
in the Netherlands, reducing food wastage in the U.S., and lowering crop storage losses and increasing overall
production capacities in African countries. As N surplus increases along the CAFE hierarchy, systems-based
intervention strategies are revealed: (a) coupling chemical fertilizers with other N sources by maintaining half
of the N from manure and biological N fixation; (b) coupling animal-crop production by reducing animal
density to lower than 1.2 livestock units per hectare, and increasing self-sufficiency of animal feed to above
50%; (c) coupling food trade with domestic demand and production; and (d) coupling population needs for
economic opportunities with environmental capacity of the region. This novel framework can help unpack
the “wicked” N management challenges across systems to provide new insights and tools for improving N
management on and beyond farms.

Plain Language Summary To tackle the “wicked” nitrogen (N) challenge, N-efficient technologies
in crop or livestock production alone are insufficient. A broader understanding of the complex dynamics

and interactions across different N cycle systems and among various stakeholders is needed. We propose a
new framework, CAFE, that defines four N management systems (Cropping system, Animal-crop system,
Food system, and landscape Ecosystem) in a hierarchical manner, and the quantitative relations represented
by N surplus changes between adjacent CAFE systems are illustrated. Potential driving factors for N surplus
increases across the CAFE systems are also identified, such as animal and population density, feed and food
self-sufficiency, etc. This framework can be used to partition N surpluses across systems and spatial scales
in a simple and consistent manner, thereby facilitating the identification and prioritization of systems-based
intervention strategies. Applying CAFE to 13 representative countries reveals that the cropping system
contributes to less than half of the total N surplus of its respective ecosystem for most countries, highlighting
the importance of N management beyond croplands, and the relevant priorities and key stakeholders for
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enhanced N management vary among countries. Potential systems-based intervention strategies are proposed
with new insights for achieving sustainable N management.

1. Introduction

Sustainably feeding the growing population amid climate change is a grand challenge in the 21st century (Godfray
etal., 2010), and improving nitrogen (N) management is at the core of addressing this challenge. N is essential for
growing food for humans and feed for livestock, the latter in turn producing nutrient-dense foods such as meat,
milk, and eggs to serve a surging demand, especially in developing countries. However, anthropogenic N inputs
to the biosphere have increased nearly fivefold in the last 60 years (Battye et al., 2017), exceeding the estimated
“planetary boundary” that marks a safe operating space (Steffen et al., 2015). The same atom of reactive N (Nr)
added to the biosphere can be transformed and transported across multiple systems (e.g., terrestrial ecosys-
tems, freshwater and marine systems, and the atmosphere), and consequently cause multiple effects, ranging
from eutrophication to biodiversity loss to air pollution and stratospheric ozone depletion and to climate change
(Galloway et al., 2003; Liu et al., 2013; Reay et al., 2012; Yu et al., 2019). This sequence of effects, also known
as the N cascade (Galloway et al., 2003), has aggravated N pollution and has becomes one of the most pervasive
environmental issues. As the world strives to feed 10 billion people by 2050, what can be done differently from
previous or existing approaches regarding N management in order to produce more food with less N pollution?

Efforts in managing N have mostly focused on enhancing management practices in the agricultural domain,
emphasizing the improvement of N use efficiency (NUE) while reducing N losses (e.g., NH,/NO,7/NO,/N,0O/
N,). Examples of these approaches include education-extension programs that guide fertilizer use following “4R”
principles (i.e., right rate, right time, right place, right source) (Li et al., 2019; Zhang, Mauzerall, et al., 2015);
technological innovation with enhanced efficiency fertilizers that better synchronize N supply with dynamic N
uptake or delay N transformation processes by using inhibitors (Akiyama et al., 2010; Li et al., 2018); and various
policy interventions that cap fertilizer application rates (Li et al., 2020; Van Grinsven et al., 2012) or incentivize
organic-based nutrient recycling (Chadwick et al., 2015). Recent progress has been made in developing new
indicators and credit systems to manage N in a more systematic manner involving stakeholders beyond farmers
(Gu et al., 2019, 2021; Leach et al., 2012; Liang et al., 2018, 2021). For example, N footprint analyses, which
quantify N pollution associated with producing a food product, have been proposed as part of food labeling to
inform consumer behavior (Leach et al., 2012).

Despite tremendous efforts devoted to N management, overall progress has been limited globally and N-related
pollution problems still prevail in developed as well as developing countries (Billen et al., 2014; Reay et al., 2012;
Steffen et al., 2015). This unsatisfactory progress could be attributed to three major challenges in N management:

1. N inefficiencies and N losses permeate throughout the food chain from farm to fork and beyond (e.g., waste
management) (Erisman et al., 2018; Kanter et al., 2019), but current N management efforts have been mostly
concentrated on improving on-farm practices (Kanter et al., 2019). Compared to the disappointing global
average of 43% NUE for crop production, only 16% of the N added to agricultural production was consumed
by human as food products (Zhang et al., 2020), highlighting the importance of N management beyond farms.
However, few approaches are available to unpack the loss of efficiency, understand the N dynamics, identify
the drivers for N loss along the supply chain, and enable coordinated N management across systems. The N
budget approach, which quantifies the N inputs and outputs of a defined system, has offered promising options
(Zhang et al., 2020), as it is relatively simple and transparent and provides indicators (e.g., N use efficiency
and harvested N) that have been widely recognized by stakeholders. However, although the N budget approach
has been applied to various systems and spatial scales (Billen et al., 2014; Erisman et al., 2018; Howarth
etal., 2012; McLellan et al., 2018; Oenema, 2006), few have applied the approach consistently across different
systems and scales to investigate the interconnections among systems (Zhang et al., 2020).

2. Most of the current policies and approaches focus on one or a few specific aspects of N challenges with-
out systematically considering complex tradeoffs among various N management goals and across different
spatial and system scales (Kanter, Chodos, et al., 2020). These fragmented and uncoordinated approaches
may result in many unintended consequences. For example, over the past two decades, China encouraged the
development of Concentrated Animal Feeding Operations (CAFO) to meet the growing domestic demand
for animal-source foods. However, the increasing CAFO production has de-coupled the N cycle between
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crop and animal production, resulting in the discharge of manure N to streams as well as increasing chemi-
cal fertilizer application to croplands. Recent efforts have been devoted to regulating manure discharge and
incentivizing manure recycling, however, due to the lack of guidance and coordinated efforts, environmental
challenges remain, such as over application of manure in some regions and vulnerability of the food supply
chain to shocks such as African Swine Fever. In addition to the tradeoffs among N management goals, the
increasing reliance on feed import in China has led to tradeoffs among world regions. For example, the feed
(primarily soy) import helps to relieve resource constraints and N pollution pressure in China, but it has also
led to deforestation and N pollution in exporting countries such as Brazil and the U.S. (Huang et al., 2019).
Identifying these complex tradeoffs in countries at different development stages and with different natural
endowments is crucial for sustainable N management.

3. Managing N involves many stakeholders, including multiple economic sectors and governmental minis-
tries, with differing or even competing interests across multiple spatial scales (Kanter, Chodos, et al., 2020).
However, the responsibility for N management has been mostly borne by farmers with limited accountability
from other stakeholders. In fact, stringent measures that impose N pollution mitigation targets squarely on
farmers without properly addressing the financial health of farming operations are neither sustainable nor
equitable, as implicated by farmer protests in Europe in recent years (Kanter et al., 2019; Oenema, 2004;
Poore & Nemecek, 2018). The lack of support and cooperation from stakeholders other than farmers could
be attributed in part to the absence of institutional innovation to establish platforms and opportunities for
multi-agent participation, making it difficult for other stakeholders to participate effectively in N manage-
ment. The scientific communities, together with policy-makers and the private sector, must go beyond the
realm of agriculture to explore new pathways and find more comprehensive and broadly-reaching solutions
(Kanter et al., 2019; Kanter, Chodos, et al., 2020).

To address these challenges in N management, we designed a hierarchical framework encompassing the complex
cycles of N in human activities and natural systems and connecting the primary interest of various stakehold-
ers along the supply chain, yet simple enough to guide policies and day-to-day actions: the Cropping system is
nested within Animal-crop system, which is nested within the Food system, and finally nested within landscape
Ecosystem (CAFE). We demonstrate the utility of the framework by applying it on a national scale for 13 coun-
tries representing different agricultural, socioeconomic, and geopolitical conditions. These countries encompass
different economic development stages (i.e., developed countries and developing countries) and account for 66%
of world N fixation (synthetic fertilizer and crop N-fixation) (Zhang, Davidson, et al., 2015) and nearly 40% of
cropland (Food and Agriculture Organization of the United Nations, 2010). With the support of the framework,
we unpack the challenges and opportunities for integrated N management in these countries, and discuss policy
implications for N management in these countries and the world.

2. A Novel Framework for a Wicked Problem

To unpack the “wicked problem” of N management, the new framework, CAFE, defines four N management
systems in a hierarchical manner (Figure 1), of which the basic functions are meaningful for all stakeholders
and for which data are often available (Table S1 in Supporting Information S3). The definition of each system is
based on an extensive review of N budget approaches and other N management tools (Zhang et al., 2020). Each
system is defined by virtual or physical boundaries and characterized by indicators such as N inputs, N outputs
(in products), N surplus (inputs minus outputs), and NUE (Figure S1 and Table S1 in Supporting Information S3,
detailed information for definitions see Section 8). Moving up along the CAFE system hierarchy, new N dynamics
are included (Table S1 in Supporting Information S3). Improving N management for a given system relies not
only on the improvement for subsystems, but also the N dynamics among subsystems (Figure 1). Stakeholders
are connected to the CAFE framework and other stakeholders through the management indicators that are of
their primary interest and through interconnections of those indicators across systems (Figure S2 in Supporting
Information S3).

The CAFE framework is different from existing frameworks such as N footprint analyses (Leach et al., 2012) and
the proposed analytical framework for national N assessments (Gu et al., 2019). While these three frameworks
are all based on the quantification of various N flows, their scope and function are different. The N footprint
approach focuses on N pollution associated with the whole supply chain of a given food product and does not
usually distinguish where the pollution takes place. Therefore, the N footprint indicator is useful to guide food

LIET AL.

30f 19

25L801 SUOWILIOD SAER.D @Rt e 3L A PaUIRAOB 312 SR YO 88N J0 SB[ JOJ AIRIGIT BUIIUO AB]IA UO (SUOIIPUOD-PUR-SLLLIBYLID A3 I ARG [BUIIUO// SCHIL) SUOIPUOD PUB SWLE | 8U) 305 *[1202/70/80] U ARRiq1 BUIIUO A3{IM ‘12218 - OJned GBS Jo AU Aq 08200432202/620T OT/I0p/0d" B |1 ARe.c 1pu |uo'sandnBe// schiy wo.y pepeojumod ‘TT ‘2202 *LL2v82e2



~1
AGU

ADVANCING EARTH
AND SPACE SCIENCE

Earth’s Future 10.1029/2022EF002870

Ecosystem Population & Econc

Citizens, non-ag industry, transportation —

Food system Food system industry, consumer @

Net feed & food Import Population &

Animal-crop nature
Animal farmers, Ag industry Trade & coupling 7

Production & £ A
“ Demand Natural lands
coupling

Crop & Animal Consumption

coupling
| + recycle J L é’

Crop
Crop fagmers
Ag ipdystry

Fertilizer &
manure &
BNF.coupling

Synth. Fertilizers

Industries

=
=
—

+ recycle as feed J

+ recycle as fertilizer

- reduce - reduce - reduce - reduce

Lands & Environmel

Figure 1. The Cropping, Animal-crop, Food, and Ecosystem (CAFE) framework for regional N governance. The
improvement in the bigger system relies on improvements in sub-systems as well as the new N dynamics involved in the
bigger system. In this framework, N-rich food is the dominant target. For graphical simplicity, nonproductive products, such
as air and water pollution, are not shown. Arrows represent N flows across different systems; the tawny arrows indicate N
recycling processes that could be strengthened.

consumption toward low-pollution products in general, but it does not necessarily lead to reduction in N pollution
for a particular region of interest. In contrast, the application of the CAFE framework requires a clearly defined
spatial boundary, and the N surplus indicators measure the pollution stress added to the region by a given system
(e.g., cropping system and food system). Given CAFE's focus within a spatial boundary, importing food and feed
could be considered as one of the strategies to alleviate the local N pollution stress within that bounded region.

In addition to the footprint approach, several models have been developed to provide detailed accounting of N
flows in the agro-food system and to estimate reactive N loss (e.g., Billen et al., 2014; Gu et al., 2019). Based
on one of the models, a framework was proposed to guide the development of management strategies for reac-
tive N (Gu et al., 2019). While it is valuable to have a detailed accounting of N flows, especially reactive N loss
in different forms, the application of this framework is limited by data availability and highly uncertain model
parameterizations. The rather complex interconnections among the 14 subsystems identified by the model may
also make it challenging for broader adoption by different countries and stakeholders. In contrast to the complex
model and framework, CAFE identifies four systems that are of major concern for stakeholders and with minimal
burden for data collection. Rather than focusing on various forms of reactive N losses, CAFE focuses on major N
inputs and productive N output for each of four systems, and aims to assess the efficiency of these systems and
the loss of efficiencies across systems.

CAFE can be applied at any operational or spatial scale, be it a farm, a community, a nation or multiple nations,
or the globe, as long as the spatial boundary is clearly defined. As the first application of such a framework, we
focus on demonstrating its utility at the national scale, which is of particular interest for policy makers and other
stakeholders beyond farms.

3. N Surplus at the Ecosystem Level and Contribution of Subsystems

Applying the CAFE framework to developed and developing countries, totaling 13 countries around the world
using the data from 2000 to 2010 (Data are shown as arithmetic average of this period, Figure 2, Figure S3 in
Supporting Information S3), we found that N surplus at the Ecosystem level varies a great deal, from 23 kg N ha~!
in Uganda to 383 kg N ha~! in China. The positive N surplus for Ecosystem across countries indicates that
human activities have inevitably added pressure to the ecosystem, despite the development stage or geographic
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Figure 2. N surplus per agricultural area in a hierarchical Cropping, Animal-crop, Food, and Ecosystem (CAFE) N
governance framework, using 13 countries as examples (averaged for the period of 2000-2010). Each bar denotes N surplus
of the total Ecosystem for a given country divided by agricultural area (including cropland and managed pasture), with

the different colors representing N surplus increase between adjacent systems. Crop-a means the Cropping system only
considering mineral fertilizer as input, while Crop-b considers all N sources besides mineral fertilizers, as well as manure,
biological N fixation, atmospheric N deposition. C-A, A-F, and F-E indicate the Cropping system to Animal-Crop system,
Animal-Crop system to Food system, and Food system to landscape Ecosystem, respectively.

location of a country. But the level of pressure, indicated by the N surplus for Ecosystem, varies among countries:
some countries (e.g., China and Japan) have exceeded the planetary boundary by a factor of 4 or 5, consider-
ing 80 kg N ha~! as the planetary boundary for N surplus level based on previous study (EU Nitrogen Expert
Panel, 2015; Zhang, Davidson, et al., 2015). In contrast, other countries (e.g., Kenya and Uganda) may still be
able to increase their N use intensity without irreversibly degrading the environment. This N surplus in Ecosys-
tem does not have a significant relationship with a country's income level (measured by gross domestic product
(GDP) per capita), but is positively related to population density (Figure 3a, p < 0.01). The N surplus assessment
at the Ecosystem level identifies priority regions for reducing N pollution pressure.

Surprisingly, the Cropping system level contributes less than half of the N surplus for most countries (Figure 2).
This highlights the importance of N management beyond croplands. Across the 13 countries, N surplus within
Cropping system follows the classic Environmental Kuznets Curve (EKC) as income level increases (Zhang,
Davidson, et al., 2015) (Figure 3b), suggesting that it increases with income growth at early stages to boost
crop yield and then levels off or even decreases as income increases further. Beyond the Cropping system (i.e.,
the difference in N surplus between Ecosystem and Cropping system), however, N surplus increases linearly
with GDP (Figure 3c), indicating the lack of regulations on N losses from activities beyond croplands even in
developed countries. In addition, the increase in income level is often associated with more animal products and
diversified food demands, as well as higher volume of imported feed and food (new N input beyond the Crop-
ping system), all potentially leading to increased N surplus beyond the Cropping system. Overall, even though
many developed countries have made remarkable achievements in improving cropland management, N surplus
beyond the cropping system becomes more prominent. It is critical for countries, especially developed countries,
to develop strategies (e.g., policies and technologies) for decoupling the linear relationship between income and
beyond-farm N surplus and demonstrating the possibility of achieving EKC for N surplus beyond the farm gate.

4. N Dynamics Across the System Hierarchy

Moving up the CAFE hierarchy, N surplus increased by 72% (7%-341%; median, min and max of all 13 countries)
from the Cropping to the Animal-crop system, 126% (12%-395%) to the Food system, and 194% (58%—1,130%)
to the Ecosystem, respectively (Figure 2). Conversely, NUE decreases from 52% (31%—71%) in Cropping system
to 40% (24%—67%) and 29% (11%-51%) in Animal-crop system and Food system, respectively (Figure S4 in
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Figure 3. The influence of socio-economic factors on N surplus across

the Cropping, Animal-crop, Food, and Ecosystem (CAFE) system. (a) The
population density with total N surplus at the Ecosystem level, (b) the gross
domestic product (GDP) per capita with N surplus in the Cropping system,
and (c) the GDP per capita with N surplus beyond the Cropping system.
Names of countries abbreviated as: BR = Brazil, CH = China, DE = Germany,
DK = Denmark, FR = France, IN = India, JA = Japan, KE = Kenya,

NL = Netherlands, MW = Malawi, UG = Uganda, UK = United Kingdom,
US = United States of America.

Supporting Information S3). In other words, N surplus increases while NUE
substantially decreases when moving across the hierarchy, from agricul-
tural production through consumer food production. However, the degree of
increase at each system level is very different among countries, indicating
priority areas for improving N management for each country. Consequently,
we examined N surplus in the Cropping system and the changes between
systems along the system hierarchy (Figures 4 and 5, Figure S7 in Supporting
Information S3), and identified major N management gaps in each country,
as well as their potential causes.

The Cropping system still presents fundamental challenges for N manage-
ment (especially in developing countries). These challenges are often in
forms of two extremes: some fast-developing countries, such as China and
India, have N surplus for Cropping system at the rate of 84—-176 kg N ha™!,
with low NUE around 30%, whereas many others, such as Kenya and
Uganda, have N surplus close to 0 or even negative, indicating likely mining
of soil N and potential reduction in the already-low yield. In contrast, all
of the developed countries examined in this study have made progress in
reducing their N surplus and increasing their NUE, while also increasing
or maintaining high crop yield. Such achievements have mainly benefited
from implementing regulations for fertilizer application (including manure;
e.g., Denmark, France, and Germany) or voluntary adoption of N-efficient
and low-emission technologies (e.g., U.S.; see Table S3 in Supporting Infor-
mation S3 for more examples). But considering all major N input sources
such as manure, biological N fixation (BNF), and atmospheric deposition in
addition to chemical fertilizer, the N surplus for the Cropping system (Crop-b
as defined in Figure 2) in some developed countries (e.g., The Netherlands,
109 kg N ha™!) still needs to be reduced to curb the N surplus within the
planetary boundary (80 kg ha™').

Among all countries examined in the study, N surplus for the Cropping
system is closely related to the sources (or makeup) of N inputs. Increasing
manure and BNF (as a proportion of total N input) is associated with lower
N surplus and higher NUE; the beneficial impact levels off when manure
and BNF inputs reach about 50% (Figure 4). This is an important insight,
highlighting the critical importance of increasing manure and BNF as the
sources of N inputs in crop production. Crop rotation is one of the approaches
for balancing different sources of N inputs, and has been widely adopted in
countries such as Denmark, France, and the U.S. where higher NUE values
have been achieved, that is, >60% as well as lower N surplus (Table S3 in
Supporting Information S3). The diverse multispecies systems, including
annual and perennial crops, help to improve N uptake by crops from multiple
sources and bring about many co-benefits, such as higher overall productivity
and nutrient retention, better control of pests and diseases, greater biodiver-
sity, enhanced soil health, and higher productivity (Malézieux et al., 2009).

Moving from the Cropping system to the Animal-crop system, N surplus
increased by 35 kg N ha~! on average for the 13 countries (52 kg N ha~! for
developed countries and 15 kg N ha~! for developing economies), mainly
due to N loss generated from livestock housing and manure management
processes. The Netherlands presented the highest increase in N surplus,
even though the NUE for livestock system (38%) and area-based recycled N
from manure (74 kg N ha™') are among the highest (Figure 5). Such appar-
ent paradox of high efficiency and high N surplus is also evident in many
other countries (e.g., Denmark), and is mainly driven by increasing livestock
density (measures the stock of animals, e.g., cattle, pigs, poultry, converted
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Figure 4. The relationship between N sources (or makeup, percentage of manure and biological N fixation (BNF) in total N
input) and N surplus and N use efficiency (NUE) in the Cropping system.
in livestock units (LU) per hectare of managed agricultural area using specific coefficients) (Eurostat, 2009;
Lesschen et al., 2011), which reflects the decoupling of crop and animal systems. In fact, the N surplus increase
from Cropping system to Animal-crop system has a strong positive relationship with livestock density among
countries (Figure 5). In contrast to Cropping system, where the productivity is still constrained by the physical
limits of photosynthesis per unit of land surface, intensification of livestock systems has relaxed the constraints of
land on its productivity by employing CAFOs and importing feed across regional or national boundaries. While
being effective in boosting economic return per unit of land for the livestock producers, the increase of these
quasi-landless livestock production systems has driven the production of animal and feed further apart, decoupled
the N cycles between livestock and cropland (or pasture land), and left almost no physical limitation for produc-
tivity, as well as N inputs in forms of feed, per unit of land surface. For example, the livestock productivity in
The Netherlands is as high as 102 kg N ha~!, which is almost two times of crop N yield, and 90% of the feed is
imported (Figures S3b and S5 in Supporting Information S3). Among all countries examined in this study, lower
160 0.6
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Figure 5. The relationships between livestock density and the N surplus increase from the Cropping system to the
Animal-Crop system (left axis) and N use efficiency (NUE) in livestock systems (right axis).
LIET AL. 7 of 19

8518017 SUOWILLIOD @AERID 3|qedtjdde ay) Aq peusenob afe sapiie O ‘8sN JO S8|nJ Joj A%eiq1T8Ul|UO 43I UO (SUORIPUOO-PUR-SLLBYWI0D" A IMA.d][BU 1 [UO//StNY) SUORIPUOD Pue Swie | 8y} 88S *[7202/70/80] Uo Ariqiauljuo A|Im ‘1zeid - ojned 0es Jo AluN Ad 0/8200432202/620T 0T/10p/wod Ao mARqijeutuo'sgndnBey/sduy woiy pepeojumod ‘TT ‘2202 ‘2L2v8252



~1
AGU

ADVANCING EARTH
AND SPACE SCIENCE

Earth’s Future 10.1029/2022EF002870

self-sufficiency in animal feed is associated with higher livestock density and higher proportion of domestic
animal product as of total food product (Figures S5 and S6 in Supporting Information S3).

Improving NUE in Animal systems and recycling more manure from livestock to Cropping systems can relieve
the N surplus pressure. For example, with similar livestock density, the N surplus increase from C to A in
Denmark is 14 kg N ha~! lower than China, given the higher NUE and recycled manure (Figure 5). In fact, the
manure management is stricter and more effective in Denmark and it is the only country that requires manure to
be applied mechanically (Table S4 in Supporting Information S3), which greatly increased N fertilizer equiva-
lence of manure to 60%—75%, compared to only 20%—50% in the UK (Van Grinsven et al., 2012).

However, the relief brought by improvement in NUE and manure recycling has been limited so far. For example,
even with the manure management being most strict and effective among countries, Denmark still has N surplus
around 89 kg N ha~!, higher than the planetary boundary, and further reduction is needed for relieving the regional
environment burden. The NUE for livestock systems increases as livestock density increases, but levels out at
around 40%, indicating a potential limit for improvement with existing technologies and management practices
(Figure 5). Similarly, the highest manure application rate in cropland is 74 kg N ha~! in The Netherlands, indi-
cating a potential limit for recycling manure back to adjacent croplands. The distance between livestock and crop
production adds technological and financial challenges for increasing manure recycling. Consequently, providing
guidance for or regulating livestock density is needed for reducing N surplus generated in livestock. Based on our
analysis, when the livestock density is below 1.2 LU per ha, the total N surplus in A-C system is mostly less than
80 kg N ha~! (the estimated planetary boundary) and the feed self-sufficiency is higher than 50% (Figure S6 in
Supporting Information S3). Currently, only Denmark has implemented regulations on livestock density at the
farm level (Table S4 in Supporting Information S3), but the allowable level is still much higher than 1.2 LU per
ha (1.7 LU/ha for cattle and 1.4 LU/ha for pigs) (Ministry of Environment and Food of Denmark, 2017).

Moving from the Animal-crop system to the Food system, N surplus increased by 31 kg N ha~! on average
(42 kg N ha~! for developed countries and 12 kg N ha~! for developing economies), mainly due to food loss
and waste along the food supply chain as well as overconsumption of food. We define the food demand as the
N needed for universal healthy diets, calculated as the population multiplied by the recommended per capita
dietary intake (see Section 8). Overconsumption of N, which is the intake beyond the dietary requirement, is
therefore included in the calculated N surplus of the food system, and can be influenced by dietary choices.
Most of the increased surplus goes to incineration, landfill, or sewage, and threatens the environment, with very
limited recovered food recycled for use as compost or animal feed (Galloway et al., 2014; Griffin et al., 2009).
Taking the U.S. as an example, while the N surplus increase per hectare from the Animal-crop to the Food
system is quite low due to large agricultural areas, the N from domestic food supply is more than seven times the
human dietary need (3 kg N per capita per year (de Vries et al., 2013; Galloway et al., 2014)) and the difference
is as high as 18 kg N per capita per year. While part of the surplus N is in the non-edible portion of food, some
of which is used as animal feed or in non-food end uses (e.g., 25% of maize goes to ethanol industry, which is
equivalent to 3.6 kg N per capita per year), most (70%-80%, 14 kg N per capita per year) is embedded in food
waste generated in consumer-facing businesses (e.g., supermarkets, restaurants) as well as homes in developed
countries. As a result, the NUE in the Food system in the U.S. decreased by 51% compared to the relatively high
NUE in Animal-crop system, with only 24% of the N invested in food production eventually providing for the
human demand. For many Americans, food represents only a small portion of family budgets (e.g., 6.6% in U.S.
compared to 26.9% in China, USDA, 2012 data), the financial cost of wasting food is too low to outweigh the
convenience, and the culture of high consumption behavior leads to food waste (Gunders, 2012).

The N surplus increases from the Animal-crop system to the Food system is associated with population density
normalized by agricultural area (Figure S7 in Supporting Information S3). Japan shows the highest N surplus
increase (by 98 kg N ha~!) with the population density at 25 people ha~! agricultural land (including crop and
pasture land). Tremendous efforts have been made in balancing food supply with demand in Japan, recycling
byproducts in commercial stages at the rate of 80% (mostly as animal feed), and enacting mandatory regulations
such as the Food Waste Recycling Law in 2001 (Liu et al., 2016) (Table S5 in Supporting Information S3).
Those efforts have successfully brought the N surplus increase down to the level close to that of The Netherlands
(85 kg N ha™!), which has a population density around 10 people ha~! agricultural land, but further potential
for improvement in recycling rates in Japan is very limited due to declining agricultural production and limited
agricultural land (Liu et al., 2016).

LIET AL.

8 of 19

8518017 SUOWILLIOD @AERID 3|qedtjdde ay) Aq peusenob afe sapiie O ‘8sN JO S8|nJ Joj A%eiq1T8Ul|UO 43I UO (SUORIPUOO-PUR-SLLBYWI0D" A IMA.d][BU 1 [UO//StNY) SUORIPUOD Pue Swie | 8y} 88S *[7202/70/80] Uo Ariqiauljuo A|Im ‘1zeid - ojned 0es Jo AluN Ad 0/8200432202/620T 0T/10p/wod Ao mARqijeutuo'sgndnBey/sduy woiy pepeojumod ‘TT ‘2202 ‘2L2v8252



~1
AGU

ADVANCING EARTH
AND SPACE SCIENCE

Earth’s Future 10.1029/2022EF002870

From the Food system to Ecosystem, N surplus increased by 38 kg N ha~! on average (41 kg N ha~! for developed
countries and 35 kg N ha~! for the developing economies), mainly contributed by consumed N in food and other
agricultural products, as well as emissions from non-agricultural activities (e.g., industry and transportation).
Population density (people per hectare agricultural land) drives the generation of household waste/sewage that
ends up in the ecosystem, which is strongly associated with the N surplus increase from Food system to Ecosys-
tem (Figure S7 in Supporting Information S3). The densely inhabited nations, such as The Netherlands, Japan,
and China, showed similarly high N surplus per agricultural area (around 380 kg N ha~') at the Ecosystem level,
creating a significant environmental burden. Meanwhile, deposition of N from the atmosphere to the natural
land including water bodies, largely from the non-agricultural activities, is another component of the N surplus
increase from Food system to Ecosystem, and it accounts for about half of the increase. The deposition rate is
highly related to the development stage. For China and India, with their fast-developing pace and less regulation
of air pollution, the N deposition rates exceeded 15 kg N ha~! (Liu et al., 2013; Vet et al., 2014), which is 2-3
times of that in the EU and the U.S. where more strict regulations to control NOx and NH, emission and deposi-
tion exist, such as the “National emission ceiling” (Table S6 in Supporting Information S3).

Opverall, population density plays a major role in determining the N surplus pressure on the environment (meas-
ured by N surplus for the Ecosystem), but the dominating contributors of N surplus increase vary among coun-
tries, and efforts in improving N recycling and system efficiencies can potentially relieve part of the pressure.
The main contributor to the high surplus is the Cropping system in China, the increase from Cropping system to
Animal-crop system in The Netherlands, and the N surplus beyond Animal-crop system in the U.S. and Japan,
indicating different priorities for mitigation.

5. Managing N Surplus at Each Level of the CAFE Hierarchy

To address N management priorities identified by the CAFE framework in each nation or community, actions
from key stakeholders, such as farmers and consumers (noted for each system in Figure 1), are essential. Mean-
while, leadership from local and national governments, industry, academia, and NGOs is also indispensable.
Therefore, for each system in the CAFE framework, we provide a partial list of examples of policies and actions
that could improve system performance while contributing to the overall sustainability of N management collec-
tively (Table 1) and examine the application of these measures in selected countries (Tables S3—S6 in Supporting
Information S3). We also consider how actions taken in one system could have ripple effects throughout other
systems in the CAFE framework.

5.1. Cropping System

The ultimate aim of any measure or policy in this system is to better synchronize soil N supply with plant N
demand. One of the most widely proposed policy ideas is to enable and incentivize the development and adoption
of best management practices (BMPs) that improve productivities and NUE for crop production (Gu et al., 2021;
Zhang, Mauzerall, et al., 2015). Potential policy interventions include designing monetary incentives or regula-
tory measures to encourage farmers to use chemical fertilizer more prudently and to recycle nutrients from animal
and household wastes. Examples of regulatory measures include mandatory restrictions on when and where
fertilizers may be applied, using N quotas and promoting rotation and cover crops via mandatory and voluntary
programs. Investments are needed not only in research and technology development (e.g., establishing regional
trial networks (Yu et al., 2019)), but also in socioeconomic studies on the barriers for BMPs adoption, as well as
social services for farmers (e.g., keeping records of commercial farms and cooperatives, and providing soil anal-
ysis). The active involvement by the private sector including the fertilizer industry is essential for providing inno-
vative products and improving quality of services especially in developing countries. Consequently, policies that
focus on a smaller number of non-farmer actors in the food system who can influence farm-level N management
behavior, from multinational corporations to city food procurement offices, may be more effective and easier to
implement (Kanter et al., 2019; Kanter & Searchinger, 2018).

5.2. Animal-Crop System

The aim of measures and policies in this system is to reverse the global trend of increasingly separated crop
and animal production systems. For example, integrating animal and crop production systems could encourage
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Table 1

A List of Practical and Promising Measures Across CAFE Systems on Improving Nitrogen Management

CAFE

Practical and promising measures

Cropping system Keeping records of Soil analysis Regulated Low emission N application quota  Rotation and catch
farms fertilization application® crops
periods/areas
Animal-crop system  Max. animal stock Regulated housing Low protein feeding  Regulated manure Regulated manure Manure application
density facilities® storage capacity® discharge recommendation?
Food system Post-harvest facility ~ Food date label Policies for Consumer education” Policies for using Policies for
investment® simplification® supporting food pre-consumer supporting
donation? food waste for post-consumer
feed food waste for
composting
Landscape Water quality Nitrate or ammonia Policies for wetlands ~ Point discharge Policies for National NO,
Ecosystem monitoring vulnerable and riparian control system® supporting emission ceiling'
network' areas define, protection sewage sludge for
and activities fertilizers

restricted

aLow emission application indicates “4R” fertilization management principles, recommendation on rate, source, application methods, and timing. "Regulated housing
facilities indicate requirements for reducing nitrate leaching and ammonia emission, such as floor materials. ‘Regulated manure storage capacity indicates requirements
of construction materials of manure storage vessels to ensure groundwater and surface water is not polluted and being long-lasting. “Manure application recommendation
indicates nutrient test to recommend appropriate rate and low emission application method such as injection, and other treatments to reduce loss. *Post-harvest facilities
investment such as construction of warehouse and/or a concrete drying pavement to improve the quality and value of grains of small farmers and reduce food loss during
post-harvest. FFood date label simplification means implementing a standard date labeling which carry simpler, easier-to-understand quality and safety information,
leading to fewer items being thrown in the trash by consumers. &Policies for supporting food donation, providing liability protection for both food donors and the
nonprofits accepting donations. "Consumer education on what they can do to reduce the food waste such as buying less during a weekly food shop and less meat
dietary. ‘Water quality monitoring network comprises all sampling activities to collect and process data on water quality for the purpose of obtaining information about
the physical, biological, and chemical properties of water. \Wetlands and riparian protection includes actions like construction of wetland treatment cells, reforestation
and stream bank and wetland restoration. ¥Point discharge control system aim to control any pollutant to navigable waters from any point source, such as regulatory of
wastewater discharge, permitting to meet a total maximum daily load. 'National NO, emission ceiling indicates regulations to control the total NO, emission volume
from fossil fuel source, such as vehicles and power plants.

effective recycling of manure and innovative manure management alternatives, in addition to optimizing the
whole-farm production portfolio and spatial allocation of crops and livestock, and enhancing livestock nutri-
tion and dietary efficiencies (De Klein et al., 2017; Snyder et al., 2014). To enable such integration, innovative
policies and incentives are needed to foster the development of advanced manure treatment technologies that
can recover and concentrate N for long-distance transport and more efficient usage, such as limiting the animal
density, strengthening the regulation of manure discharge, and supporting the development of manure treatment
industry. Moreover, the improvement of NUE in Animal-crop systems can be achieved by promoting low protein
feeding, forbidden manure discharge, providing manure application recommendation services to recommend
appropriate rates and low emission application methods such as injection, and other treatments to reduce loss
such as composting and acidification (Hou et al., 2015). But, as demonstrated in our results, a focus on improv-
ing NUE is not sufficient and may lead to the “high-efficiency-high-surplus” paradox, especially for countries
with high population density and intensive livestock production. Consequently, policies that mandate or highly
incentivize maximum stocking density, improved housing facilities, and manure storage capacity are potentially
necessary to ensure positive outcomes for both agricultural productivity and the environment.

5.3. Food System

The aim of policies and measures in this system is to direct the shift toward healthy and less N-intensive diets and
to minimize food loss and waste from farm to fork. Reducing food loss and waste at the source and re-purposing
food materials that are undesirable for humans to use as animal feed via treatment technologies (Dou et al., 2018)
should be top priorities. All countries are facing the challenges of reducing food loss and waste, but the focuses
for improvement are different (Aschemann-Witzel, 2016): infrastructure for food storage and transportation needs
to be improved in some developing countries, whereas consumer behavior interventions are crucial in developed
countries and fast developing economies (such as China and Brazil). Such interventions require collective efforts
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from both private and public sectors. Private sector commodity suppliers and retailers can link consumer demand
for sustainably-produced food to supply chains and farming practices through product labeling (e.g., N footprint
labels) and promotion, and through requirements placed upon suppliers (Leach et al., 2012). Improving the clar-
ity of the sell-by date guidelines can also reduce unnecessary discarding of edible food (Kanter et al., 2019).
Meanwhile, public education on reducing food waste and healthy eating through information campaigns (e.g.,
promoting SDG 12.3, which calls for halving global per capita food waste at retail and consumer level by 2030)
and practical actions (e.g., changing the size or type of servings in catering activities in public schools) is critical
for engaging consumers toward sustainable food behaviors. This education is especially important for school
children for long-lasting impacts (Reynolds et al., 2019). Policies fostering food donations are also helpful for
preventing pre-consumer food from being wasted (Van Zuiden, 2012). Other technical and political solutions
to help re-purpose pre-consumer food discards via animal feeding and post-consumer food waste for fertilizers
should also be involved (Dou et al., 2018).

International trade for food or feed is also an important component in the N equation (Xu et al., 2019), affecting
N surplus in both the exporting and importing regions (Huang et al., 2019; Sun et al., 2018). Consequently, deci-
sions on food and feed trade should consider the effect of embedded N on the domestic N cycle. A balance of N
between food/feed import and domestic production and consumption needs to be achieved to avoid oversupply
and waste. Such policies may include border adjustment taxes to account for surplus N in imported food products,
as proposed for carbon in the European Union (EU Green Deal, 2020).

5.4. Ecosystem

This landscape level of the CAFE framework bears the consequences of the inefficiencies at all other levels
and as such requires a broader policy approach that includes looking beyond the agricultural sector to other N
polluting sectors, including industry, transportation, and wastewater treatment. The ultimate aim in this system
is to balance agricultural and industrial productivity with Ecosystem functions at landscape scales, and reduce
the negative impact of N surplus on human and ecosystem health. Potential measures include treating and poten-
tially recycling human sewage, using natural or constructed wetlands and riparian vegetation as nutrient filters
receiving farm runoff (McLellan et al., 2015), regulating reactive N emissions (e.g., NO, N,O) from industry and
sewage treatment plants (Eshleman et al., 2013), and limiting agricultural activities in protected areas. Despite
the potential for improvements in the C, A, and F systems, human activities, including agricultural and industrial
production, inevitably add new reactive N to the Ecosystem and cause disturbance to the natural environment and
N cycles. To facilitate and inform decision-making, a monitoring network of the use and impacts of reactive N
needs to be established, and CAFE provides a framework for designing such network systematically.

6. Institutional Innovation for Managing N With the CAFE Framework

Taken together, this selection of policies and actions reflects the necessity of systemic solutions that improve
the coupling between different system components under the framework of metacoupling (human-environment
interactions within as well as between adjacent and distant systems) (Liu, 2017). They include coupling chemical
fertilizer with other N sources like manure and BNF, coupling animal production with crop production to reduce
animal density and increase manure recycling, coupling domestic demand and production with food importation,
and coupling human activities with environmental capacity (Figure 1). Consequently, the development and imple-
mentation of these policies and actions require more coordination and collaboration across traditionally defined
boundaries among disciplines, sectors, government agencies, and other stakeholders.

6.1. Jointing Efforts Cross Sectoral, Institutional and Disciplinary Boundaries

Interdisciplinary scholarship underlies the solutions to practical challenge of environmental impact and societal
welfare (Chapin, 2017). Fragmented, discipline-specific research is not well-equipped to address the environmen-
tal problems embedded in the whole complex agro-ecosystem. Integrated research programs are greatly needed
and can be conducted at various spatially targeted areas, such as watersheds, to address regional or national
N pollution by engaging relevant stakeholders and making plans (Chopra et al., 2005; Reimold, 1998; Sims
etal., 1999). In the U.S., there are many specific watershed scale projects such as the Gulf of Mexico, Chesapeake
Bay, and Great Lakes Programs (Russo et al., 2008). These projects usually adopt a management structure, such
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as stakeholder involvement, geographic management units, coordinated management activities, or management
schedules. These projects are good examples for integrating natural and social sciences, identifying individual
and collective responsibilities among different stakeholders, and playing significant roles on improving water-
shed ecological functions, particularly water quality (Russo et al., 2008). Furthermore, the types of N-relevant
research questions that social scientists can ask and address are very different from the natural sciences (e.g., how
are cultural attitudes toward meat evolving? What are the most effective policy levers to stimulate behavioral
change?) and are more attuned to the realities of policymaking (Kanter, Chodos et al., 2020, Kanter, Del Grosso
et al., 2020).

6.2. Optimizing Governance Coordination for Better Consistency Between Agricultural Development
and Environmental Sustainability Objectives

Complex tradeoffs exist among various sustainable N management goals and across regions. For example, the
Chinese government has made ecological protection a top priority, however, large changes in production modes
can lead to unintended costs if enacted blindly without carefully considering multiple impacts, such as farmers'
interests and food demand. During the pork crisis in 2019 in China, due to the ban on livestock production in the
Yangtze River basin, the benefit to the environment was enhanced, but farmers' profits decreased and consumers'
costs increased. Complex tradeoffs also exist among regions, and they are most relevant to the N flows between
regions in forms of food and feed trade. For example, our results suggest that importing feed enabled intensifica-
tion of livestock production, but led to challenges in recycling manure back to cropland. The production of feed
in other countries, such as Brazil, has led to adverse environmental impacts such as deforestation and potential N
pollution (Huang et al., 2019; Xu et al., 2019), although economically profitable for that country. It appears that
reducing a region's reliance on the import of food and feed may trigger more direct feedback of human activities
to their environmental consequences, motivating better coupling of N flows within the region, and consequently
improving N efficiencies for the Food system and reducing N surplus in the Ecosystem. But it should be recog-
nized that a certain level of import-dependency may be necessary, especially for those countries with limited
land resources, and may help to alleviate domestic production shocks due to extreme weather or other events.
Ultimately addressing those complex tradeoffs requires vertical (international to local) and horizontal (across
ministries and agencies) coordination across government, given N's unique dual role as an essential nutrient and
a major pollutant. This is a particularly challenging task given the lack of incentives that many impact-focused
(i.e., water, climate, air) policymakers have to develop integrated approaches, which is especially important for N.

6.3. Mandatory and Voluntary Policies Should Be Combined to Increase Management Efficiency

Mandatory policies such as establishment of protection zones together with regulations are necessary in many
cases. However, for wider landscape N management, there is increasing evidence that voluntary programs are
becoming more effective and flexible to link different stakeholders together and to complement compulsory
rules. For instance, the co-operative agreements between farmers, local industries, and authorities aiming at
reducing on-farm pollution diffusion to water bodies can be a win-win-win solution as shown in some EU coun-
tries such as France and Germany (Heinz, 2007). Farmers can get free advisory programs, monitoring services,
and compensation payments from water companies if agro-environmental targets can be achieved (e.g., topsoil
nitrate content is less than 80 kg N ha~! in Germany). Water companies can save the costs of water treatment,
closing wells, and conveyance of water from remote sources when N surplus is low in local farmlands. France
and Germany, which show advanced performance in our CAFE analysis, have many such voluntary agreements
that advise farmers with different financial sources, resulting in greater capacity to maintain better water quality
than permitted standards (Heinz, 2007). In Denmark, more voluntary marketed-based policies include subsides to
low-N application in sensitive areas, better manure handing and animal housing, organic farming, etc., which
are complementary to the mandatory regulations (e.g., N quota, manure application with machinery, cover crop
and rotation). Considerable progress has been made during the past 30 years in N sustainable management, and
Denmark has become a good example globally (Dalgaard et al., 2014; Van Grinsven et al., 2012). It is also
important for policymakers to consider creative policy options that go beyond traditional mandatory or voluntary
policies. For example, in 2015 the Indian government introduced a policy requiring fertilizer manufacturers to
coat all domestically sold urea with neem, a natural coating substance that delays N release over the course of the
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growing season. This policy targets the 30 urea-producing production facilities in India, instead of its 120 million
farmers, making it an easier task for implementation and enforcement.

6.4. Strengthening Science-to-Policy Interfaces to Develop Science-Based Management Strategies and
Tools

For both mandatory and voluntary programs, implementing N management should use science- and
evidence-based tools, indicators, and methodologies, which may require targeting the most important science to
the policies and practices that need to be strengthened (Lu et al., 2015). Many EU member states (e.g., Denmark,
France, and The Netherlands) regulate farmers' N application by setting specific N quotas in different cropping
systems and soil types (Van Grinsven et al., 2012). Germany monitors N surplus to regulate farmers' fertilizer
input (Van Grinsven et al., 2012). These standards of regulatory indexes are mainly generated and updated by
research based on long-term monitoring work, scientific calculation, and modeling. For example, the Knowledge
Center for Agriculture and the Danish Pig Research Center in cooperation with Aarhus University provide results
on annual N quota adjustments (Ministry of Environment and Food of Denmark, 2017). In the U.S., the best N
management practices for guiding local farmers are mainly provided by a loose nationwide system of cooper-
ative extension, which crosses the boundaries between universities, farmers, and local managers. The system
consists of agricultural experiment stations that are affiliated with a public university in each state, providing
science-based recommendations and training to both private consultants and farmers (Safford et al., 2017). These
guidelines customize the optimal fertilizer management practices following “4R” stewardship principles within
local contexts and can be very specific to farming conditions, flexible to adopt, and effective for improvement
(Gardner, 1990; Mcdowell, 2003; Randall et al., 2008). However, such interfaces remain under-resourced regard-
ing nutrient management, few researchers have the opportunity to work effectively at the interface of the natural
and social sciences and management, and training for this work is scare in developing countries. More efforts,
both financial and intellectual, in translating science to climatic, agronomic, and culturally-specific practices
need to be devoted and highlighted (Chapin, 2017).

7. Conclusion

Application of the CAFE framework at the national scale highlights the importance of including the multiple
systems that contribute to and are impacted by N management practices and losses, from crop production to entire
ecosystems. This analysis also reveals the critical roles of population density and economic factors in determining
the pattern of N surplus in the CAFE hierarchy: Cropping system is the major contributor to the Ecosystem N
surplus for most developing countries, whereas contribution from systems beyond Cropping system dominate
in developed countries, and densely populated countries like Japan, The Netherlands, and China, are among
the highest in N surplus for the landscape Ecosystem. With the projected increase of population and economic
prosperity in developing countries, N surplus generated both within and outside croplands will continue to grow
in the absence of effective regulations and incentives, which may aggravate the already-bad situation. In addition
to optimizing each subsystem, improvement of the coupling between systems is critical to reducing losses and
increasing efficiency: that is, improving the coupling of different system components, such as coupling chem-
ical fertilizer with other N source like manure and BNF, coupling animal production with crop production to
reduce animal density to a reasonable level and increase feed self-sufficiency to above 50%, coupling domestic
demand and production with the assistance of trade, and coupling human activities with ecosystem capacity.
The quantification of N surplus and NUE for each subsystem in the CAFE framework assists the identification
of N management priorities for each country, such as the need to reduce excess N fertilizer application in China,
adjusting animal-crop production portfolio in The Netherlands, reducing food wastes in the U.S., and lowering
crop storage wastage and increasing overall productivity in Africa countries. The cross-country/cross-region
comparison under a consistent CAFE framework facilitates more effective experience-sharing and ultimately
better policy. Linking key stakeholders and establishing institutional innovations are key solutions for sustainable
N management.
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8. Materials and Methods
8.1. A Detailed Description of the CAFE Framework

1. Cropping system. The Cropping system considers cropland as its system boundary, which receives N inputs

from chemical fertilizer (N .,), manure (N ), biological fixation (N ;,), and deposition (Ngepcriana)- The
system's productive output is N in harvest crops for human consumption (N yieid non—feed; €-8., grain, fiber and
biofuel) and animal production (N,;ea,seea) (Figure 1 and Figure S1 in Supporting Information S3). Data for
those variables are often available on the farm scale, and can be aggregated to subnational and national scale
crop statistics to assess the regional performance of N management in crop production systems. The N surplus
for this system (N S.) is defined in two ways: as the difference between N fertilizers and productive N outputs
(Crop-a, N S.)), or all N inputs and productive N outputs (Crop-b, N .S.»), NUE in cropping system is defined
as the sum of productive N outputs divided by the sum of N inputs (NUE):

NSc] = Nfer - Nyield,feed - Nyield,non—feed
NSCZ = Nfer + Nfix + N(Iep,CrLand + Nman - Nyield.feed - Nyield,mm—feed
NUEC = (Nyield.feed + Nyield.non—feed) / (Nfer + Nfix + Ndep.CrLand + Nman)

The N Surplus may be accumulated in soil to increase soil fertility or be lost to the environment in various
forms, such as dissolved organic-N, NH,, NO,, NO,~, N, 0, and N,, leading to environmental issues such as air
and water pollution. But over a longer time period, such as a decade, the average annual accumulation or loss
of N in soil is usually negligible compared to the annual total N inputs, therefore, a positive N surplus could be
considered as an indicator of likely N pollution. In contrast, a negative N surplus suggests the cropping system
is mining the soil N, which potentially leads to a decline of soil fertility.

. Animal-crop system. Integrating livestock with crop production, the Animal-crop system imports N from the

Cropping system plus other N inputs, includes N input to pastures (N pgsur), imported feed (Nimporr, feea), and
recycled byproducts as feed (Nyecyciea,feca)- Manure application to cropland is N recycled within the system.
The Animal-crop system implies the virtual combination and coupling of two systems on a regional scale for
evaluation and management and does not necessarily indicate that all farms have both crop and animal produc-
tion. The N embedded in non-feed crop (N yieid non—feed) and animal products (N yierq sivestock) are the productive
output of the integrated Animal-crop system. The N surplus (N.S4) and NUE (NUE,) are defined as:

NSA = Nfer + Nfix + Ndep.GrLand + Nimport,feed + Npa.\'lure + Nrecycled,feed - Nyield.livesrack - Nyield.nan—feed
NUEA = (Nyie[d.live.\‘tavk + Nyield.non—feed) / (th'r + Nfix + Ndep,GrLund + Nimpm'r.feed + Npax/ur'e + Nrecycled.fez'll)

Similar to N surplus for the Cropping system, this N surplus may be accumulated in soil or be lost to the envi-
ronment during crop and pasture production or livestock housing and manure management. N accumulation in
soils and livestock bodies in the system has been considered as negligible over the long run (Oenema, 2006),
therefore, N surplus indicates likely N loss from the system to the environment. Success criteria for NUE and
surplus in integrated Animal-crop system have not been reported for any countries.

. The Food (Food, Fiber and crop-based bioFuel) system traces N from the Animal-crop system to marketplaces

and to consumers, and its productive output is N imbedded in the effective uptake of products by consumers
(N demand.domestic)- Fiber and crop-based biofuel can be regionally important, but food is the dominant N product
in national scale examples presented in this study. We use “Food system” below to keep the name short. Food
imports provide an alternative for supplying food with domestic natural resources, and introduces new N to the
system, therefore, N imbedded in food imports is considered as an N input to the Food system in addition to all
inputs for the Animal-crop system. Considering the socioeconomic benefits brought by exporting agricultural
products, N imbedded in exported products (N,xp) is also considered as a productive outcome. The import
and export of fiber and crop-based biofuel products are treated the same as food products. Crop-based biofuel
products are mainly bio-ethanol, like corn ethanol and other ethanol produced by lignocellulosic crops with
little N content, leaving N-rich residues that can be recycled as animal feed. The N surplus (N .Sr) and NUE
(NUE,) for this system are defined as:

NSF = Nfer + Nfix + Ndep.CrLand + Npusrure + Nimport - Ndemand.damestic - Nexport
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NUEF = (Nzlemand,dome.\'lic + Nexporl) / (Nfer + Nfix + Ndep,CrLand + Npa.\'lure + Nimporl)

In addition to the N surplus incurred in the Animal-crop system, N surplus for the Food system also includes
food lost and food wastage at any point along the food supply chain, from loss to pests during on-farm storage,
to losses during processing and distribution, and at processing factories, markets, restaurants, households,
even includes overeating beyond a recommended healthy diet. Some losses are inevitable from food process-
ing, for example, wheat middling, tofu cake, brewer grain, etc., although those losses can be reduced through
greater efficiencies and through capturing and recycling the losses. In addition, unutilized human waste/excre-
ment is also a part of surplus. Food wastage reduces the efficiency of the supply chain to meet its objective and
requires that the crop and animal production systems produce additional harvest that would not otherwise be
needed. Success criteria for NUE and surplus in Food system have not been reported globally.

4. The landscape Ecosystem receives N inputs to the entire defined geographic boundary, such as N deposition
(from fossil fuel for industry and transportation), and natural N fixation. In addition to N inputs to the Food
system, new inputs to this system include atmospheric N deposition from sources such as industry and auto-
mobiles to the natural habitat (Nyep Narana)- Only products exported from the landscape constitute productive
outputs, since the N in products consumed within the landscape is either retained or carried away as pollut-
ants downwind and downstream. Following this definition, the surplus for a given landscape is equal to the
net anthropogenic nitrogen import, so called NANI, which has been widely adopted for watershed nitrogen
assessment (Howarth et al., 2012). The N surplus (N Sg) in this system are defined as:

NSE = Nfer + Nfix + Npusture + Ndep,CrLand + Ndep,NaLana’ + Nimpart - Nexport

Besides being emitted as water or air pollutants to the environment, the N surplus in this system can be
retained in soils and sediments or forest biomass, as well as constructed filters (e.g., wetlands, riparian, water
treatment plants) intended to filter nutrients. Some of the N may also be transformed to innocuous N, gas
in soils, wetlands, and sewage treatment plants, which is a gaseous, non-productive, but also non-polluting
export. The NANI is usually correlated with N pollutants and can be seen as an effective indicator to assess
the N environmental burden which may leads to eutrophication and causes loss of ecological functions of
aquatic ecosystems.

8.2. The N Surplus Increase Between Adjacent CAFE Systems

Following the definition of the N surplus across CAFE systems, increases in the N surplus between two adjacent
systems were identified to help upstand the N dynamics and to explore the driving factors for these N surplus
increases.

8.2.1. From Cropping System to Animal-Crop System

NSA - NSc = Npa:ture + N[mport,feed + Nrecyc]ed,feed - Nyicld,liuestock + Nyield.feed - Nman

NSpa:ture + (Npasture,feed + Nimporr,feed + Nrecycled.feed + Nyield,feed - Nyield,livesrack) - Nman

= NSpasture + NSIiuestock - Nman
8.2.2. From Animal-Crop System to Food System
NSF - NSA = Nimpnrr - Ndemund,domesric - export — import, feed — Nrecycled,feed + Nyield,live:tock + Nyieldfnon—feed

= Nimparr,faod - Nexporr + Nyield,liuesmzk + Nyield.nonffeed - Ndemandﬁomesric - recycled, feed

Ndomestic,foad supply — Ndemand.damesric - Nrecycled,feed

8.2.3. From Food System to Landscape Ecosystem

NSE - NSF = Ndep,NaLand + Ndemand,domes!ic

where NS pasure and NS jivesiock indicates the N surplus generated in pasture production and livestock production,
N pasture, feed A0 Nippore, reeq are harvest pasture for animal feed and imported forage crops, byproducts, and parted
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cereals crops used for animal feed, respectively, Nyomestic, food supply 1S the domestic N supply as food products, and
Nep,NaLana 15 the atmospheric N deposition to natural lands.

8.3. Data Sources

For each system in the CAFE framework, we accounted for the total quantity of N (measured by kg N yr~!)
entering or leaving a country for each N input and productive output term based on public databases or literature
values. We choose the time period from year of 2000-2010 for the data availability, consistency, and quality. The
data after 2010 still needs to be refined and processed, such as distinguishing the N fertilizer use for cropland
and grassland from the dataset of “N fertilizer agricultural use” provided in FAOSTAT. The mathematic results
are shown as arithmetic averages of this period. In addition, we divided the total N quantity by the agricultural
land area (cropland and managed pasture land) reported by FAOSTAT (2010) in order to assess the pressure of
N surplus loading to the agricultural land and to enable comparisons among countries with largely different land
areas (Figure 2 and Figure S3 in Supporting Information S3).

The following sections introduce how each N input or output term is estimated for each country.

1. Cropping system. All N inputs and productive outputs for this system have been reported on a national scale
for all major crop types in the Global Database of N Budget in Crop Production (GDNBCP) (Zhang, Davidson,
et al., 2015). We used this N budget database and the harvested area data for each crop from FAOSTAT to
aggregate the quantity of N inputs and outputs for each of the 13 countries. Annual atmospheric N deposition
in selected countries are referred to various studies shown in Table S2 in Supporting Information S3.

2. Animal-crop system. We calculated the total N fertilizer inputs to pasture according to the N fertilizer applica-
tion rate and pasture land area in GDNBCP (Zhang, Davidson, et al., 2015), which are derived from FAOSTAT.
The total N fixation by pasture was derived based on the reported N fixation rate of 5 kg N ha=! yr=! (Herridge
et al., 2008). Following the methods used in the development of GDNBCP (Zhang, Davidson, et al., 2015), we
derived an average deposition rate for the selected countries as the deposition rate to the pasture.

In addition to N inputs to cropland and pasture, imported feed is a new N input component for the Animal-crop
system. The imported feed includes two major categories: (a) imported forage crops (i.e., silage, grass, soybeans,
and green maize): and by-products or co-products from food processing industry (i.e., bran, wheat mids, dried
brewer's grains, etc.) and (b) imported cereal crops (e.g., maize, wheat), used for animal production. The N inputs
in the first category were derived from FAOSTAT trade sheet (www.fao.org/). To calculate the N inputs in the
second category, we estimated the imported cereal crops based on the FAOSTAT trade sheet, and the fraction
of imported cereal crops used for animal production, assuming that the fraction of cereal crops used for animal
production is the same for imported and domestically produced cereal crops. The fraction of cereal crops used
for animal production is estimated by the overall domestic consumption of cereal crops (estimated from the
FAOSTAT trade sheet) and the amount of cereal crops used for human consumption (Billen et al., 2014).

The outputs in Animal-crop system consist of two components, animal products and non-feed crop products.
Animal products (N yieia ivestock) included livestock primary and processed products, commodities items listed
in Data S1 in Supporting Information S1; data were derived from the FAOSTAT, livestock production sheet
(2000-2010). Non-feed crop products (N yieidnon—reea) 1S the rest of domestic crops for feed from total crops
harvest. Harvest pasture for animal feed (N pasiure, reea) Tefers to the agro-food N Budget in Billen et al. (2014).

3. Food system. Additional N input in this system is from imported food, fiber, and crop-based biofuel, and
outputs include food, fiber, and crop-based biofuel for domestic consumption and export. The data of food
and fiber import and export for each country (Nimporr, Nexporr) Were from FAOSTAT, Trade sheet, 2000-2010.
Domestic food demand (Ngemand domestic) Was calculated by the population multiplied by the recommended
dietary intake by human (3 kg N yr~! per capita (de Vries et al., 2013)) in each country. N imbedded in
consumed fiber and biofuel products was ignored because N contents in biofuel products is negligible
compared to N in food and products (Huo et al., 2012; Nocentini et al., 2018).

4. Landscape Ecosystem. In addition to N inputs to the “Food system,” new N inputs to this system include
atmospheric N deposition to natural lands. Information on N deposition for the whole landscape in 13 selected
countries was obtained from the studies shown in Table S2 in Supporting Information S3.
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The productive ecosystem outputs include only part of the food system outputs, namely the exported food, fiber
and crop-based biofuel products (N.x.r). For the 13 countries examined in this study, the N loads from upstream
are negligible compared to other N inputs, and were consequently ignored.

8.4. Livestock Density

Livestock density was expressed as LU per ha of agricultural area, in which the relative weight of a mature dairy
cow is set at 1 and the other livestock categories at 0.5 for beef cattle, 0.35 for pigs, 0.012 for laying hens, 0.018
for other poultry, and 0.1 for sheep and goats (Eurostat, 2009). The feed demand for 1 LU roughly ranges between
4,000 and 7,000 kg dry matter per year, depending on milk yield quality of the feed, and production system. The
data of livestock numbers of different animal types is from FAOSTAT livestock sheet.

8.5. Sensitivity Analysis

To test the robustness of the results we did the sensitivity analysis using different time period data including
1990-2000, 2000-2010, and 1990-2010 and got consistent trends. Figures S8 and S9 in Supporting Informa-
tion S3 show part of the examples in Cropping system and Animal-Crop system.

Conflict of Interest

The authors declare no conflicts of interest relevant to this study.

Data Availability Statement

The data sets used in this study were reported by FAOSTAT (2010) and Global Database of N Budget in Crop
Production (GDNBCP) (Zhang, Davidson, et al., 2015). Data of nitrogen contents and the classification of differ-
ent crop and animal products were provided in Dataset S1” in Supporting Information S1 and data of nitrogen
budgets across CAFE system during the defined periods for the selected countries can be accessed from Dataset
S2 in Supporting Information S2. These two datasets are also available on the repository at https://datadryad.org/
stash/share/TwLv7bMJBxi4GRF3Lx68j1GeDSm2B0OGIVFQJc4qAmKo.

References

Akiyama, H., Yan, X., & Yagi, K. (2010). Evaluation of effectiveness of enhanced-efficiency fertilizers as mitigation options for N,O and NO
emissions from agricultural soils: Meta-analysis. Global Change Biology, 16, 1837-1846. https://doi.org/10.1111/j.1365-2486.2009.02031.x

Aschemann-Witzel, J. (2016). Waste not, want not, emit less. Science, 352, 408—409. https://doi.org/10.1126/science.aaf2978

Battye, W., Aneja, V. P., & Schlesinger, & W. H. (2017). Is nitrogen the next carbon? Earth's Future, 5, 894-904. https://doi.
org/10.1002/2017EF000592

Billen, G., Lassaletta, L., & Garnier, J. (2014). A biogeochemical view of the global agro-food system: Nitrogen flows associated with protein
production, consumption and trade. Global Food Security, 3, 209-219. https://doi.org/10.1016/j.gfs.2014.08.003

Chadwick, D., Jia, W., Tong, Y., Yu, G., Shen, Q., & Chen, Q. (2015). Improving manure nutrient management towards sustainable agricultural
intensification in China. Agriculture, Ecosystems & Environment, 209, 34—46. https://doi.org/10.1016/j.agee.2015.03.025

Chapin, F. S. (2017). Now is the time for translational ecology. Frontiers in Ecology and Evolution, 15, 539. https://doi.org/10.1002/fee.1737

Chopra, K., Leemans, R., Kumar, P., & Simons, H. (2005). Ecosystems and human well-being: Policy responses. Island Press.

Dalgaard, T., Hansen, B., Hasler, B., Hertel, O., Hutching, N. J., Jacobsen, B. H., et al. (2014). Policies for agricultural nitrogen management—
Trends, challenges and prospects for improved efficiency in Denmark. Environmental Research Letters, 9, 115002. https://doi.
org/10.1088/1748-9326/9/11/115002

DeKlein, C. A., Monaghan, R. M., Alfaro, M., Gourley, C. J. P., Oenema, O., & Powell, J. M. (2017). Nitrogen performance indicators for dairy
production systems. Soil Research, 55, 479-488. https://doi.org/10.1071/SR16349

de Vries, W., Kros, J., Kroeze, C., & Seitzinger, S. P. (2013). Assessing planetary and regional nitrogen boundaries related to food security and
adverse environmental impacts. Current Opinion in Environmental Sustainability, 5, 392-402. https://doi.org/10.1016/j.cosust.2013.07.004

Dou, Z., Toth, J. D., & Westendorf, M. L. (2018). Food waste for livestock feeding: Feasibility, safety, and sustainability implications. Global
Food Security, 17, 154-161. https://doi.org/10.1016/j.gfs.2017.12.003

Erisman, J. W., Leach, A. M., Bleeker, A., Atwell, B., Cattaneo, L. R., & Galloway, J. N. (2018). An integrated approach to a nitrogen use effi-
ciency (NUE) indicator for the food production—consumption chain. Sustainability, 10, 1-29. https://doi.org/10.3390/su10040925

Eshleman, K. N., Sabo, R. D., & Kline, K. M. (2013). Surface water quality is improving due to declining atmospheric N deposition. Environ-
mental Science & Technology, 47, 12193-12200. https://doi.org/10.1021/es4028748

EU Green Deal. (2020). Retrieved from https://ec.europa.eu/info/law/better-regulation/have-your-say/initiatives/12228-Carbon-Border-
Adjustment-Mechanism

EU Nitrogen Expert Panel. (2015). Nitrogen use efficiency (NUE): An indicator for the utilization of nitrogen in food systems. Wageningen
University.

LIET AL.

17 of 19

8518017 SUOWILLIOD @AERID 3|qedtjdde ay) Aq peusenob afe sapiie O ‘8sN JO S8|nJ Joj A%eiq1T8Ul|UO 43I UO (SUORIPUOO-PUR-SLLBYWI0D" A IMA.d][BU 1 [UO//StNY) SUORIPUOD Pue Swie | 8y} 88S *[7202/70/80] Uo Ariqiauljuo A|Im ‘1zeid - ojned 0es Jo AluN Ad 0/8200432202/620T 0T/10p/wod Ao mARqijeutuo'sgndnBey/sduy woiy pepeojumod ‘TT ‘2202 ‘2L2v8252



A7t |
NI
ADVANCING EARTH
AND SPACE SCIENCE

Earth’s Future 10.1029/2022EF002870

Eurostat.(2009). Glossary oflivestock. Retrieved from https://ec.europa.eu/eurostat/statistics-explained/index.php/Glossary:Livestock _unit_(LSU)

Food and Agriculture Organization of the United Nations. (2010). FAOSTAT online database. Retrieved from http://faostat.fao.org/

Galloway, J. N., Aber, J. D., Erisman, J. W., Seitzinger, S. P., Howarth, R. W., Cowling, E. B., & Cosby, B. J. (2003). The nitrogen cascade.
BioScience, 53, 341-356. https://doi.org/10.1641/0006-3568(2003)053[0341:tnc]2.0.c0;2[0341:TNC]2.0.CO;2

Galloway, J. N., Winiwarter, W., Leip, A., Leach, A. M., Bleeker, A., & Erisman, J. W. (2014). Nitrogen footprints: Past, present and future.
Environmental Research Letters, 9, 115003. https://doi.org/10.1088/1748-9326/9/11/115003

Gardner, J. C. (1990). Responding to farmers' needs: An evolving land grant perspective. Agroecology and Sustainable Food Systems, 5, 170-173.
https://doi.org/10.1017/s0889189300003635

Godfray, H. C. J., Beddington, J. R., Crute, I. R., Haddad, L., Lawrence, D., Muir, J. F., et al. (2010). Food security: The challenge of feeding 9
billion people. Science, 327, 812—-818. https://doi.org/10.1126/science.1185383

Griffin, M., Sobal, J., & Lyson, T. (2009). An analysis of a community food waste stream. Agriculture and Human Values, 26, 67-81. https://doi.
org/10.1007/s10460-008-9178-1

Gu, B, Lam, S. K., Reis, S., van Grinsven, H., Ju, X., Yan, X., et al. (2019). Toward a generic analytical framework for sustainable nitrogen
management: Application for China. Environmental Science & Technology, 53, 1109-1118. https://doi.org/10.1021/acs.est.8b06370

Gu, B., van Grinsven, H. J., Lam, S. K., Oenema, O., Sutton, M. A., Mosier, A., & Chen, D. (2021). A credit system to solve agricultural nitrogen
pollution. The Innovation, 2, 100079. https://doi.org/10.1016/j.xinn.2021.100079

Gunders, D. (2012). Wasted: How America is losing up to 40 percent of its food from farm to fork to landfill. NRDC.

Heinz, I. (2007). Co-operative agreements and the EU water framework directive in conjunction with the Common Agricultural Policy. Hydrology
and Earth System Sciences, 12, 715-726. https://doi.org/10.5194/hess-12-715-2008

Herridge, D. F., Peoples, M. B., & Boddey, R. M. (2008). Global inputs of biological nitrogen fixation in agricultural systems. Plant and Soil,
311, 1-18. https://doi.org/10.1007/s11104-008-9668-3

Hou, Y., Velthof, G. L., & Oenema, O. (2015). Mitigation of ammonia, nitrous oxide and methane emissions from manure management chains: A
meta-analysis and integrated assessment. Global Change Biology, 21, 1293-1312. https://doi.org/10.1111/gcb.12767

Howarth, R., Swaney, D., Billen, G., Garnier, J., Hong, B., Humborg, C., et al. (2012). Nitrogen fluxes from the landscape are controlled by net
anthropogenic nitrogen inputs and by climate. Frontiers in Ecology and the Environment, 10, 37-43. https://doi.org/10.1890/100178

Huang, G., Yao, G., Zhao, J., Lisk, M., Yu, C., & Zhang, X. (2019). The environmental and socioeconomic trade-offs of importing crops to meet
domestic food demand in China. Environmental Research Letters, 14, 094021. https://doi.org/10.1088/1748-9326/ab3c10

Huo, Y. X., Wernick, D. G., & Liao, J. C. (2012). Toward nitrogen neutral biofuel production. Current Opinion in Biotechnology, 23, 406. https://
doi.org/10.1016/j.copbio.2011.10.005

Kanter, D. R., Bartolini, F., Kugelberg, S., Leip, A., Oenema, O., & Uwizeye, A. (2019). Nitrogen pollution policy beyond the farm. Nature Food,
1,27-32. https://doi.org/10.1038/s43016-019-0001-5

Kanter, D. R., Chodos, O., Nordland, O., Rutigliano, M., & Winiwarter, W. (2020). Gaps and opportunities in nitrogen pollution policies around
the world. Nature Sustainability, 3, 956-963. https://doi.org/10.1038/s41893-020-0577-7

Kanter, D. R., Del Grosso, S., Scheer, C., Pelster, D. E., & Galloway, J. N. (2020). Why future nitrogen research needs the social sciences. Current
Opinion in Environmental Sustainability, 47, 54—60. https://doi.org/10.1016/j.cosust.2020.07.002

Kanter, D. R., & Searchinger, T. D. (2018). A technology-forcing approach to reduce nitrogen pollution. Nature Sustainability, 1, 544-552.
https://doi.org/10.1038/s41893-018-0143-8

Leach, A. M., Galloway, J. N., Bleeker, A., Erisman, J. W., Kohn, R., & Kitzes, J. (2012). A nitrogen footprint model to help consumers under-
stand their role in nitrogen losses to the environment. Environmental Development, 1, 40-66. https://doi.org/10.1016/j.envdev.2011.12.005

Lesschen, J. P., van den Berg, M., Westhoek, H. J., Witzke, H. P., & Oenema, O. (2011). Greenhouse gas emission profiles of European livestock
sectors. Animal Feed Science and Technology, 166(167), 16-28. https://doi.org/10.1016/j.anifeedsci.2011.04.058

Li, T., Zhang, W., Cao, H., Ying, H., Zhang, Q., Ren, S., et al. (2020). Region-specific nitrogen management indexes for sustainable cereal
production in China. Environmental Research Communications, 2, 075002. https://doi.org/10.1088/2515-7620/abal2d

Li, T., Zhang, W., Yin, J., Chadwick, D., Norse, D., Lu, Y., et al. (2018). Enhanced-efficiency fertilizers are not a panacea for resolving the nitro-
gen problem. Global Change Biology, 24, e511-e521. https://doi.org/10.1111/gcb.13918

Li, T., Zhang, X., Gao, H., Li, B., Wang, H., Yan, Q., et al. (2019). Exploring optimal nitrogen management practices within site-specific ecolog-
ical and socioeconomic conditions. Journal of Cleaner Production, 241, 118295. https://doi.org/10.1016/j.jclepro.2019.118295

Liang, X., Lam, S. K., Gu, B., Galloway, J. N., Leach, A. M., & Chen, D. (2018). Reactive nitrogen spatial intensity (NrSI): A new indicator for
environmental sustainability. Global Environmental Change, 52, 101-107. https://doi.org/10.1016/j.gloenvcha.2018.06.001

Liang, X., Lam, S. K., Zhang, X., Oenema, O., & Chen, D. (2021). Pursuing sustainable nitrogen management following the “5 Ps” prin-
ciples: Production, people, planet, policy and partnerships. Global Environmental Change, 70, 102346. https://doi.org/10.1016/j.
gloenvcha.2021.102346

Liu, C., Hotta, Y., Santo, A., Hengesbaugh, M., Watabe, A., Totoki, Y., et al. (2016). Food waste in Japan: Trends, current practices and key
challenges. Journal of Cleaner Production, 133, 557-564. https://doi.org/10.1016/j.jclepro.2016.06.026

Liu, J. G. (2017). Integration across a metacoupled world. Ecology & Society, 22(4), 29. https://doi.org/10.5751/ES-09830-220429

Liu, X., Zhang, Y., Han, W., Tang, A., Shen, J., Cui, Z., et al. (2013). Enhanced nitrogen deposition over China. Nature, 494, 459-462. https://
doi.org/10.1038/nature11917

Lu, Y., Jenkins, A., Ferrier, R. C., Bailey, M., Gordon, J., Song, S., et al. (2015). Addressing China’s grand challenge of achieving food security
while ensuring environmental sustainability. Science Advances, 1, €1400039. https://doi.org/10.1126/sciadv.1400039

Malézieux, E., Crozat, Y., Dupraz, C., Laurans, M., Makowski, D., Ozier-Lafontaine, H., et al. (2009). Mixing plant species in cropping systems:
Concepts, tools and models. A review. Agronomy for Sustainable Development, 29, 43—-62. https://doi.org/10.1051/agro:2007057

Mcdowell, G. R. (2003). Engaged universities: Lessons from the land-grant universities and extension. Annals of the American Academy of Polit-
ical and Social Science, 585, 31-50. https://doi.org/10.1177/0002716202238565

McLellan, E. L., Cassman, K. G., Eagle, A. J., Woodbury, P. B., Sela, S., Tonitto, C., et al. (2018). The nitrogen balancing act: Tracking the
environmental performance of food production. BioScience, 68, 194-203. https://doi.org/10.1093/biosci/bix 164

McLellan, E., Schilling, K., & Robertson, D. (2015). Reducing fertilizer-nitrogen losses from rowcrop landscapes: Insights and implications
from a spatially explicit watershed model. JAWRA Journal of the American Water Resources Association, 51, 1003-1019. https://doi.
org/10.1111/1752-1688.12333

Ministry of Environment and Food of Denmark. (2017). Overview of the Danish regulation of nutrients in agriculture & the Danish Nitrates
Action Programme. Ministry of Environment and Food of Denmark Environmental Protection Agency. Retrieved from http://eng.mst.dk/
media/186211/overview-of-the-danish-regulation-of-nutrients-in-agriculture-the-danish-nitrates-action-programme.pdf

LIET AL.

18 of 19

8518017 SUOWILLIOD @AERID 3|qedtjdde ay) Aq peusenob afe sapiie O ‘8sN JO S8|nJ Joj A%eiq1T8Ul|UO 43I UO (SUORIPUOO-PUR-SLLBYWI0D" A IMA.d][BU 1 [UO//StNY) SUORIPUOD Pue Swie | 8y} 88S *[7202/70/80] Uo Ariqiauljuo A|Im ‘1zeid - ojned 0es Jo AluN Ad 0/8200432202/620T 0T/10p/wod Ao mARqijeutuo'sgndnBey/sduy woiy pepeojumod ‘TT ‘2202 ‘2L2v8252



A7t |
NI
ADVANCING EARTH
AND SPACE SCIENCE

Earth’s Future 10.1029/2022EF002870

Nocentini, A., Field, J., Monti, A., & Paustian, K. (2018). Biofuel production and soil GHG emissions after landuse change to switchgrass and
giant reed in the U.S. Southeast. Food and Energy Security, 7, €00125. https://doi.org/10.1002/fes3.125

Oenema, O. (2004). Governmental policies and measures regulating nitrogen and phosphorus from animal manure in European agriculture.
Journal of Animal Science, 82, E196-E206. https://doi.org/10.2527/2004.8213_supplE196x

Oenema, O. (2006). Nitrogen budgets and losses in livestock systems. International Congress Series, 1293, 262-271. https://doi.org/10.1016/].
ics.2006.02.040

Poore, J., & Nemecek, T. (2018). Reducing food’s environmental impacts through producers and consumers. Science, 360, 987-992. https://doi.
org/10.1126/science.aaq0216

Randall, G., Rehm, G., Lamb, J., & Rosen, C. J. (2008). Best management practices for nitrogen use in South-Central Minnesota. University of
Minnesota Extension. Retrieved from the University of Minnesota Digital Conservancy. Retrieved from http://hdl.handle.net/11299/198236

Reay, D. S., Davidson, E. A., Smith, K. A., Smith, P., Melillo, J. M., Dentener, F., & Crutzen, P. J. (2012). Global agriculture and nitrous oxide
emissions. Nature Climate Change, 2, 410-416. https://doi.org/10.1038/nclimate 1458

Reimold, R. J. (1998). Watershed management: Practice, policies, and coordination. McGraw-Hill.

Reynolds, C., Goucher, L., Quested, T., Bromley, S., Gillick, S., Wells, V., et al. (2019). Review: Consumption-stage food waste reduction inter-
ventions — What works and how to design better interventions. Food Policy, 83, 7-27. https://doi.org/10.1016/j.foodpol.2019.01.009

Russo, R. C., Rashleigh, B., & Ambrose, R. B. (2008). Watershed management in the United States. In I. E. Goneng, A. Vadineanu, J. P. Wolflin,
& R. C. Russo (Eds.), Sustainable use and development of watersheds. NATO Science for Peace and Security Series (Series C: Environmental
Security). Springer. https://doi.org/10.1007/978-1-4020-8558-1_11

Safford, H. D., Sawyer, S. C., Kocher, S. D., Hiers, J. K., & Cross, M. S. (2017). Linking knowledge to action: The role of boundary spanners in
translating ecology. Frontiers in Ecology and the Environment, 15, 560-568. https://doi.org/10.1002/fee.1731

Sims, J. T., Goggin, N., & Mcdermott, J. (1999). Nutrient management for water quality protection: Integrating research into environmental
policy. Water Science and Technology, 39, 291-298. https://doi.org/10.2166/wst.1999.0558

Snyder, C., Davidson, E., Smith, P., & Venterea, R. (2014). Agriculture: Sustainable crop and animal production to help mitigate nitrous oxide
emissions. Current Opinion in Environmental Sustainability, 9, 46-54. https://doi.org/10.1016/j.cosust.2014.07.005

Steffen, W., Richardson, K., Rockstrom, J., Cornell, S. E., Fetzer, L., Bennett, E. M., et al. (2015). Planetary boundaries: Guiding human develop-
ment on a changing planet. Science, 347, 6223. https://doi.org/10.1126/science.1259855

Sun, J., Mooney, H., Wu, W., Tang, H., Tong, Y., Xu, Z., et al. (2018). Importing food damages domestic environment: Evidence from global
soybean trade. Proceedings of the National Academy of Sciences, 115, 5415-5419. https://doi.org/10.1073/pnas.1718153115

USDA. (2012). Retrieved from https://www.fns.usda.gov/cnpp/usda-food-plans-cost-food-reports-2012-reports

Van Grinsven, H. J. M., Ten Berge, H. F. M., Dalgaard, T., Fraters, B., Durand, P., Hart, A., et al. (2012). Management, regulation and environ-
mental impacts of nitrogen fertilization in northwestern Europe under the Nitrates Directive; a benchmark study. Biogeosciences, 9, 5143—
5160. https://doi.org/10.5194/bg-9-5143-2012

Van Zuiden, S. H. (2012). The good food fight for good samaritans: The history of alleviating liability and equalizing tax incentives for food
donors. Drake Journal of Agricultural Law, 17, 237-262.

Vet, R., Artz, R. S., Carou, S., Shaw, M., Ro, C., Aas, W., et al. (2014). A global assessment of precipitation chemistry and deposition of sulfur,
nitrogen, sea salt, base cations, organic acids, acidity and pH, and phosphorus. Atmospheric Environment, 93, 3—100. https://doi.org/10.1016/j.
atmosenv.2013.10.060

Xu, Z., Chau, S. N., Ruzzenenti, F., Connor, T., Li, Y., Tang, Y., et al. (2019). Evolution of multiple global virtual material flows. Science of the
Total Environment, 658, 659—668. https://doi.org/10.1016/j.scitotenv.2018.12.169

Yu, C., Huang, X., Chen, H., Godfray, H. C.J., Wright, J. S., Hall, J. W., et al. (2019). Managing nitrogen to restore water quality in China. Nature,
567, 516-520. https://doi.org/10.1038/s41586-019-1001-1

Zhang, X., Davidson, E. A., Mauzerall, D. L., Searchinger, T. D., Dumas, P., & Shen, Y. (2015). Managing nitrogen for sustainable development.
Nature, 528, 51-59. https://doi.org/10.1038/nature 15743

Zhang, X., Davidson, E. A., Zou, T., Lassaletta, L., Quan, Z., Li, T., & Zhang, W. (2020). Quantifying nutrient budgets for sustainable nutrient
management. Global Biogeochemical Cycles, 34, e2018GB006060. https://doi.org/10.1029/2018gb006060

Zhang, X., Mauzerall, D. L., Davidson, E. A., Kanter, D. R., & Cai, R. (2015). The economic and environmental consequences of implement-
ing nitrogen-efficient technologies and management practices in agriculture. Journal of Environmental Quality, 44, 312-324. https://doi.
org/10.2134/jeq2014.03.0129

LIET AL.

19 of 19

8518017 SUOWILLIOD @AERID 3|qedtjdde ay) Aq peusenob afe sapiie O ‘8sN JO S8|nJ Joj A%eiq1T8Ul|UO 43I UO (SUORIPUOO-PUR-SLLBYWI0D" A IMA.d][BU 1 [UO//StNY) SUORIPUOD Pue Swie | 8y} 88S *[7202/70/80] Uo Ariqiauljuo A|Im ‘1zeid - ojned 0es Jo AluN Ad 0/8200432202/620T 0T/10p/wod Ao mARqijeutuo'sgndnBey/sduy woiy pepeojumod ‘TT ‘2202 ‘2L2v8252



